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Abstract

We prove that an L* potential in the Schrédinger equation in three and higher dimensions can
be uniquely determined from a finite number of boundary measurements, provided it belongs to a
known finite dimensional subspace V. As a corollary, we obtain a similar result for Calderén’s
inverse conductivity problem. Lipschitz stability estimates and a globally convergent nonlinear
reconstruction algorithm for both inverse problems are also presented. These are the first results
on global uniqueness, stability and reconstruction for nonlinear inverse boundary value problems
with finitely many measurements. We also discuss a few relevant examples of finite dimensional
subspaces W, including bandlimited and piecewise constant potentials, and explicitly compute the
number of required measurements as a function of dim W.

2010 Mathematics Subject Classification: 35R30 (primary); 42C40, 94A20 (secondary)

1. Introduction and main results
Consider the Schrodinger equation
(=A+qu=0 in$2, (1)

where £2 € R?, d > 3, is an open bounded domain with Lipschitz boundary and
q € L*($2) is a potential. Assuming that

0 is not a Dirichlet eigenvalue for — A 4 ¢ in £2, 2)
it is possible to define the Dirichlet-to-Neumann (DN) map
Ay tlyo > O
Tu —
q a2 9 o
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where v is the unit outward normal to 0£2, defined as an operator
Ay H'2(082) - H'2(3%2).

1.1. Global uniqueness. The Gel’fand—Calderén’s inverse problem asks if it
is possible to determine the potential ¢ from the knowledge of its associated
DN map A,. A more realistic version of the problem is the following: assuming
that ¢ belongs to a known finite dimensional subspace of L*>°(£2), is it uniquely
determined from a finite number of boundary measurements? Our main result
gives a positive answer to this question.

THEOREM 1. Take d > 3 and let 2 C R? be a bounded Lipschitz domain and
W C L*(82) be a finite dimensional subspace. There exists N € N such that for
any R > 0 and q, € W satisfying ||qi || 1~y < R and (2), the following is true.

There exist {fi})., € H'Y*(d2) such that for any q, € W satisfying
42l <) < R and (2):

ifAy fi=Ay,fi forl=1,...,N, then q, = q».

REMARK 1. The dependence of N on W is explicit in the proof, see (14). Thus,
in principle, it is always possible to determine N given the subspace WV (see
Section 4 for three relevant examples).

REMARK 2. The assumption that O is not a Dirichlet eigenvalue for —A + ¢ in
£2 has been made only to define A,, which simplifies the exposition, and it can
be removed. See Remark 3 for more details.

Theorem 1 readily yields a similar result for Calderén’s inverse conductivity
problem [18], which concerns the determination of an electrical conductivity o €
L*>°($2) satisfying

17" <o <A almost everywhere in £2 3)

for some A > 1, from the DN map

ou
Ay Uy — 08— ,
Ve

where u solves the conductivity equation —div(eVu) = 0 in £2. This is the
mathematical model for electrical impedance tomography (EIT).

COROLLARY 1. Take d > 3 and let 2 € R? be a bounded Lipschitz domain and
W C L%°(82) be a finite dimensional subspace. There exists N € N such that for
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any . > 1 and o1 € W**(82) satisfying (3) and such that A /o1/ /o1 € W and
oy = 1 in a neighborhood of 052, the following is true.

There exist { f1}]*., € H"?(382) such that for any o, € W*>(2) satisfying (3)
and such that A\/o,/\/o, € W and 0, = 1 in a neighborhood of 952 :

ifAs fi=Asfi forl=1,...,N, then o = o,.

To our knowledge, these are the first uniqueness results for the Gel fand-
Calderén and Calderdn problems with a finite number of measurements. The only
previous result of this kind is [24], where it was shown that a single boundary
measurement was enough to determine a piecewise constant conductivity with
discontinuities on a single convex polygon. All other uniqueness results rely on
an infinite number of measurements, even for potentials belonging to known
finite dimensional subspaces. Some fundamental contributions to the two
problems include [10, 17, 19, 26, 31, 32, 36, 37, 44] for global uniqueness
and reconstruction, and [6, 15, 20, 39] for global stability. An interesting
uniqueness result from a finite number of measurements is [16], for a related
inverse problem.

1.2. Lipschitz stability and reconstruction. We are also able to prove
Lipschitz stability estimates for the two problems.

THEOREM 2. Take d > 3 and let 2 C R? be a bounded Lipschitz domain and
W C L*(82) be a finite dimensional subspace. There exists N € N such that for
every R,a > 0 and q, € W satisfying |qi || j~) < R and (2), the following is
true.

There exist {fi})., € H'Y*(382) such that for every q, € W satisfying
lg21l =2y < R and (2), we have

g2 — qillzi2y < €N Ag fr = Ay I g2y

for some C > 0 depending only on $2, R and «.
COROLLARY 2. Take d > 3 and let 2 € R? be a bounded Lipschitz domain and
W C L*(82) be a finite dimensional subspace. There exists N € N such that for
any » > 1, « > 0 and o0y € W**(82) satisfying (3) and such that A./c\/,/o| €
W and o1 = 1 in a neighborhood of 352, the following is true.

There exist { fi}/*., € H"?(382) such that for any o, € W*>(£2) satisfying (3)
and such that A\/o,/\/o, € VWV and o0, = 1 in a neighborhood of 352, we have

CN/2He N
||02 — 0] ||L2(Q) < e ”(A(Tzﬁ - A(T] ﬁ)[:] ”1-171/2(3_(2)N

for some C > 0 depending only on §2, A and «.
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These are the first stability estimates for the Gel’fand—Calderén and Calderén
problems with a finite number of measurements. Lipschitz stability results have
been previously known only when an infinite number of measurements are
available [7-9, 11-14, 25]. The exponentially growing constant is coherent with
the exponential instability of the problem [21, 28, 33, 42].

We finally employ the same ideas to present a new nonlinear iterative
reconstruction algorithm for the two inverse problems and prove that it is
globally convergent in Theorem 4. Given (f;, A, f1);~,, the algorithm constructs
a sequence g, — ¢ in L*(£2) where gy € W is any initial guess. The algorithm
converges exponentially and its stability is given by Theorem 2 and Corollary 2.
The details are presented in Section 3.

Note that this represents the first globally convergent iterative algorithm for the
Gel’ fand—Calderén and Calderén problems from a finite number of measurements.
All reconstruction algorithms used so far have been either based on the full DN
map, either locally convergent or with no proof of convergence. We refer to [34]
for an extensive review on reconstruction methods for nonlinear inverse problems.

The strategy of the proof of Theorems 1 and 2 is as follows. We use
Alessandrini’s identity to transform the boundary data into integral measurements,
and use complex geometrical optics (CGO) solutions to construct a nonlinear
operator U, expressing the DN map in a more convenient form. We then write
U as U = F + B where F is the Fourier transform and B is a nonlinear term.
We show that B is a contraction, provided the CGO solutions are constructed for
sufficiently high complex frequencies. Finally, the problem is reduced to a fixed-
point problem involving a nonlinear Fourier transform.

1.3. Open questions and comments. This paper has been greatly motivated
by potential applications of ideas coming from applied harmonic analysis and
sampling theory to inverse problems in partial differential equations (PDE). This
approach paves the way for several interesting research directions and open
problems. Let us mention some of them.

e The inspiration for this paper came from a previous paper of the authors [4],
in which the theory of compressed sensing (CS) was generalized to the infinite
dimensional setting for linear operators which are not necessarily isometries,
in order to make it more flexible for the applications to inverse problems in
PDE. The current paper shows that the effects of the nonlinearity of the inverse
problem may be mitigated by carefully selecting the measurements. Thus, we
expect that the theory of CS may be applied to this nonlinear problem as well:
this would give that the number of measurements needed is (substantially)
proportional to the sparsity of the unknown.
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e In this paper, the boundary Dirichlet data { f;}, are chosen dependently of the
unknown potential g. It is natural to wonder whether, using the assumption that
q belongs to a finite dimensional space, it is possible to determine (a possibly
larger number of) {f;}; independently of g. A partial answer to this issue is
given in the recent preprint [5].

e In Corollaries | and 2 we assumed that the conductivities are equal to 1 in
a neighborhood of the boundary. In order to overcome this limitation, one
would need to recover the boundary values of a conductivity and of its normal
derivative from the boundary data. This is well understood when the full DN
map is available [35, 36], but it is still open in case of a finite number of
measurements.

e The results of this paper cannot be directly extended to the two dimensional
case. In that setting, the reconstruction methods for the Gel’fand—Calderén and
the Calder6n problem are different from the one presented here, and it would
be very interesting to study the problem with a finite number of measurements.

e In Section 4 we compute the number of required measurements N for some
choices of subspaces VV: it would be interesting to study the optimality of these
bounds and to derive similar estimates in other relevant cases.

e In this paper we consider the continuum model for these inverse boundary
value problems. Possible extensions to more realistic and physical models
(such as the complete electrode model for EIT) and the numerical analysis and
implementation of the reconstruction algorithm presented may be investigated.
This was studied in [27], after the appearance of the preprint of this work.

e It is natural to wonder whether VW could be required to be only a finite
dimensional submanifold of L*°(£2) and not necessarily a linear subspace. As
we point out in Remark 4, the current proof does not work in such generality,
and new ideas are required.

e Finally, it is expected that the approach presented in this paper can be extended
to other infinite dimensional inverse problems in PDE with finitely many
measurements.

1.4. Structure of the paper. Section 2 contains the proofs of the results
stated above. Section 3 presents the reconstruction algorithm and its convergence
properties. In Section 4 we discuss some examples of subspaces VW, for which
we compute explicitly the number of required measurements N as a function of
dim W.
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2. Proofs

Take g € L>($2) such that ||¢||;~;) < R. Given two boundary voltages f,
g € H'*(082) we have Alessandrini’s identity [6]:

(8, (Ay — Ao) Y urpayxu—1rpo) = / q uguf dx, 4)
7

where u ¢ (respectively ug) solves the Schrodinger equation (1) with potential ¢
(respectively 0) and Dirichlet data f (respectively g). The quantity on the left of
this identity is known since A, f is the boundary measurement corresponding to
the chosen potential f and A, is the DN map corresponding to the unperturbed
Laplacian. This identity allows to transform the boundary data into measurements
of scalar products between the unknown ¢ and some test functions to be suitably
chosen.

REMARK 3. As anticipated in Remark 2, assumption (2) was made only to
define A,, but can be removed. Indeed, it is possible to consider a finite number
of Cauchy data as boundary measurements, that is (4|55, du;/0v|32)L.,, Where
(=A+q)u; =0in £2,1 =1, ..., N.In this case the same uniqueness and stability
results hold, provided one makes use of the results of [29], where Alessandrini’s
type identities were obtained for a general impedance boundary map, also known
as Robin-to-Robin map. This is a generalization of the DN map, and it can be
defined even when 0 is a Dirichlet eigenvalue for the Schodinger operator.

Without loss of generality, we can assume that £2 € T¢, where T = [0, 1], and
in the following we will extend any function of L*>(£2) to L>(T“) by zero. Fix
an arbitrary parameter p € (d, +00). In the rest of this subsection, with an abuse
of notation, several different positive constants depending only on d, p and R will
be denoted by the same letter c.

We now construct a special class of solutions to (1) as in the seminal paper [44].
For k € Z4, choose n, £ e R such that |§| = |n|=1and&-n=£-k=n-k=0.
For ¢t € R define

eH = —i(mk +18) + /12 + w2k, (5)
o = —i(wk — t&) — /12 + 72|k, (6)
so that

¢t g =0 forj=1,2, ¢ 4o =-2mik.

For every t > ¢ we can construct a solution ¥*' of (1) in RY (with ¢ extended to
R? by zero) of the form

YR x) = Yx, o) = €8T+ (x),  x e RY,
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in which the error term r** satisfies the estimates

c
k.
(7" 2 epey < g @)
k,
71 e erey <, (8)
IVE* 2y < c. )]

The first two bounds are given in [40] (see Theorem 4.1 and Lemma 5.5). The
third estimate is not explicitly mentioned in this paper, but follows immediately
from (5) and (7) and using standard energy estimates for elliptic equations. (The
error term & solves —Ark' = div(¢f'r*") + ¢(r*' — 1) inaball B 2 T¢, and
o)

k, Kty Lk, k, k.
IVF 2epay < (8 P N2esy + RIFST = Ulaes) + 17 1 22m) < e,

where we used estimate (7) in B.) In the three-dimensional case, estimate (8) was
proven also with p = 400 [43]; the use of this version would slightly simplify
some of the derivations below.

The solutions %' are known as exponentially growing solutions, Faddeev-type
solutions [23] or CGO solutions. Note that ¢~ is harmonic in R.

It is useful to consider an ordering of the frequencies in Z¢, namely a bijective
map p: N — Z4, [ — k;. For each k € Z? fix t, > ¢ and define the measurement
operator U : L®(T9) — £ by

U(q)) = / goee T g (x) dx
Td

klv’kl
4 ki,
= (€% T, (Ay — AV ) ingoyxu-1200), (10)

where the second identity follows from (4) (and is valid only whenever (2) holds
true and ¢ = 0 almost everywhere in T \ £2). Note that the operator U is
nonlinear, since the solution /%% depends on g. In the literature, this operator is
also known as nonlinear Fourier transform or generalized scattering transform
or amplitude. Using the same ordering of Z?, we define the discrete Fourier
transform F: L*(T?) — ¢* by

F(q) = / q0)e” " dx = ({q, ey ), Y
Td

2mikx “and the nonlinear operator B : L*(T¢) — £ by

B(g) := ({q, ex,ri))i,

where r, = r*% sothat U = F + B.

where ¢, (x) = e
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The first global uniqueness proof for the 3D Calder6n problem [44] consisted
in showing that U — F as the parameter t — +00. In our case we cannot do
that, since we want to be able to select a finite number of measurements from the
operator U, which depends on the choice of the fixed parameters #, .

In order to prove a uniqueness result with a finite number of measurements we
will use a fixed-point argument, based on the following lemma.

LEMMA 1. Take s > dp/2(p — d). There exists ¢’ > 0 depending only ond, s, p
and R, such that if ty = ¢'(|k|* + 1) for every k € 7 then

I1B(q2) — B(gD)llee < 3092 — q1ll 20

for every qi, q» € L>(T¢) such that Igill ey < R, i =1, 2. In other words, the
operator B restricted to the closed ball B(0, R) of L*(T¢) is a contraction.

Proof. We have, from the definition of B,

(B(q2) — B(g): = (g2 — q1, eiri(q2)) + {q1, ei(ri(q2) — 11(q1))),

where we called ¢, = ¢, and emphasized the dependence on ¢;. By (7) and the
assumption t, = ¢/(|k|* + 1), we obtain

[(B(q2) — B(g))il < llg2 — qill 2ty lri(g2) | L2 (rey
+ g2y llri(q) — rilgol 2ere
¢
< _ [ R — 2 . 12
llg2 q1||L2(Td)c,(|kl|s N + Rllri(g2) — ri(go) ll2er) (12)

1,1k

Now, following [44], let Lw = Aw + ¢,
the equations

- Vw. The remainders r,(g;) satisfy

Lri(g) —qini(q) = qi, i =1,2,
so that the difference r; = r;(g,) — r;(q;) satisfies
Lr—qr = (¢ — q)(1 +11(q1)) inR (13)
Applying [40, Theorem 4.1] to (13) gives

(g2 — q1) (1 + r1(q)) || L2000+2 (10
|1y, [1=@/P)

lr:1(q2) — ri(g) |l 2rey < ¢

c (g2 — q1)||L2(’JI“1)”1 + 7’1(611)||L1’(1rd)
|tkl|‘*(d/l’> ’

X
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As a consequence, by (8) we obtain

c
r —r < — .
Ir1(q2) — ri(g) |l 2ere) (k| + D)yi-@/n g2 — qillz2ero)
Inserting this estimate into (12) yields

[(B(q2) — B(g1)i| <

c
@l + tyr-@m 192~ il
Since 2s — 2sd/p > d, the series

1 1
2. = T —
v=0 (kl* + 1)>=Calm 2 (k[ + 1)2-C4/p

leN kezd
is convergent, and so we finally obtain
cyy
1B(q2) — B(g) e < W”f]z — q1ll L2y
Choosing ¢’ > (2cy,)?/?=? yields the desired result. O

The next result shows that, given a known finite dimensional subspace W
of L*°(£2), there exists a number N such that two potentials in WV satisfying
WU(q1); = (U(gqy)); forl = 1,..., N must coincide. Let Py: £* — £ be
the projection onto the first N components, namely Py(ay, az,...) = (a, ...,
ay,0,0,...), and Pyy: L*(TY) — L*(T%) be the orthogonal projection onto
i), where i: L®(£2) — L*(T%) is the extension operator by zero. We also
set Py, = I — Pyy.

PROPOSITION 1. Fix t, = c'([k|* + 1) for every k € Z¢ as in Lemma 1. There
exists N € N depending only on W such that the following is true. For any q,
g € L¥(TY) with |lgill wers) < R and || Phgill ope, < & for some & > 0 we
have

g1 — @2l 2pay < 4 PvU(q1) — PvU (@)l 2 + 8e.

Proof. From the identity U = F 4 B and the assumptions on ¢, ¢», we readily
obtain

PyU(q1) — PnU(q2) = PyF(q1 — q2) + Py(B(q1) — B(q2))
= F(q1 — ¢) — PyF(qi — q2) + Pn(B(q1) — B(q2)),
where Py = I — Py, and thus
F(q1 — q2) = (PyU(q1) — PvU(q2))
+ Py F(q1 — q2) — Px(B(q1) — B(q2).

Using the fact that F is unitary and Lemma 1 we have
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lgr — g2l r2ra)
=[F(g1 —q)lle
<N PyU(g1) — PhU @)l + 1Py F(gr — g2)lle + || Py(B(g2) — B(gn) I
< NIPyU(q1) — PhU(@)lle + 1Py F(q1 — @) lle2 + 2llg1 — qall 2y,

which gives, using the fact that || Pj;,q; |, 1) S &

gy — @2llz2erey < 20| Py FPw(qi — g2) Il + 211 Py U (q1) — PyU(g2) |2 + 4e.

Now, since Py — 0 strongly as N — oo and F Py is a finite rank operator,
there exists N such that

”Plel_FPW”LZ(T")eeZ < %. (14)
This immediately yields the final estimate
g1 — g2l 2y < 411 PvU(q1) — PyU(g2) Il + 8e. 0

REMARK 4. Itis natural to wonder whether one may extend the uniqueness result
presented in this paper to the case when W is a finite dimensional submanifold
of L*°(£2). While this remains a very interesting open question to investigate, it
is clear that, in such generality, the current proof would not work. Indeed, when
2 = T4, for the one-dimensional manifold

W = {x > 50 g e R} C LO(TY),
we immediately have that
sup [| Py Fqll,. = 1,
qew

and so an inequality like (14) cannot hold.

The next result is a more precise version of Theorem 1, where we show how
having the same boundary measurements yields PyU (q1) = PyU(q2).

THEOREM 3. Take d > 3 and let 2 € R? be a bounded Lipschitz domain and
W C L*®(82) be a finite dimensional subspace. There exists N € N such that the

following is true.
Take R > 0 and qy, g € W satisfying 19l (o) < Rand (2) (j = 1,2) and

kit

let fi = ¥,
qi-

"l92, where wfl'lk’, I € N, are the CGO solutions corresponding to
If Ay fi=Anfi forl=1,...,N, then q, = q,.
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Proof. Let wj. = wfl’tk’ be the CGO solutions corresponding to g;, j = 1,2 and

N be as in Proposition 1. We claim that V|50 = 3]s, forl =1, ..., N. Indeed,
1//5. laz can be characterized as the unique solution in H'/?(9£2) of the boundary
integral equation

Py = e oy / Gl —y, ") (A, — AW (y)do(y), x €882, (15)
2

d

for j = 1,2, where G(x,¢) is the Faddeev—Green function; see [37,
Proposition 2], [35, Theorem 1.4], and [36, Theorem 5]. Note that we only
need [36] to extend the results of [35] to Lipschitz domains and to take H'/?(952)
as domain for the boundary integral equation (15).

Thus, for/ =1, ..., N, since A, (¥}) = A, (¥, ¥ilso satisfies

Ktk
Yl = et +/ G — . 4" ) (Ag, — AWM do(y), x €02,
a2

which yields w{ lae = wéla 2 because of the unique solvability of (15) for j = 2.
This readily gives

Kot
UgD) = (e ™, (A — AV mrpe)xm-11e2)

Kotk .
= (e 7, (Ay — Ao)Wé)Hlﬂ(aQ)xH—l/z(aQ)
= (U(g)),

for/ =1,..., N, thatis PyU(q,) = PyU(q»). Finally, by Proposition 1 with
& = 0 we obtain g, = ¢. 0

We now pass to the proof of the stability estimate.

Proof of Theorem 2. During the proof, several positive constants depending only
on £2, R, « and p will be denoted by the same letter C. As in Theorem 3, we let

fi= wfl’lk’ lsa, forl =1, ..., N, where we make the choices s = d/2 + ad and
p=d+1+4+d/2a,sothats > dp/2(p — d). We also choose a particular ordering
p:l e N k € Z% of the frequencies: suppose that

k| < Cpll/d for some C, > 0. (16)

From the definition of U, using [38, Theorem 1], for/ =1, ..., N we have the
identity:

Wg)) — U@ = (¥, Czkl’tk’)» (Ay — AU 2o <i-1202)-
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This is a particular case of identity (2.8) of [38], with a different notation: U (g),

corresponds to h(—i(lk]’tk’, i;zkl’tk‘), ¥ (x, ¢) corresponds to ¥ (x, —i¢) and the
operator A, to @.
We then readily obtain

U @)Y — W@l < 126 0" Dmrae Ay — AV -126a)-

The first term can be bounded using the trace theorem [22]:
kit ki, ty,
192 & Dmrag) < 126 5" @

Kiotig x ki t
e (1 +r(q2 & Nllue
s kit
Ce™™ " (1) + 17(g2, & Mo ey)

crld
Ce ,

V/A/AN/AN

where we used (6), (16), (7), the assumptions on #;, and the boundedness of £2.
We have found

(U g — Ug))] < C e [(Ay, — Ap)Ullu-1200),
forl =1,..., N, which gives

N
s/d
IPxU (@) = PxU(@)le < Ce™M™ |3 1Ay = AW sy
=1

CN1/2+<1 INN
=Ce ||((Aq1 - qu)‘/f1)1=1||H—'/2(a.rz)N’

where we set ||(¢;), ||i]’]/2(BQ)N = Z,NII ||g0,||i,,1/2(m). The proof follows from the
last estimate and Proposition 1 with ¢ = 0. O

REMARK 5. The proof of Theorem 2 makes use of a particular ordering of the
frequencies p satisfying (16). This yields the explicit stability constant eV v
However, the stability result remains valid for an arbitrary ordering p, and the
constant becomes

exp(C max(lki[*, ..., lkn ")),

where s is an arbitrary parameter larger than d /2.
REMARK 6. Theorem 2 remains true if the assumption ¢, g, € WV is relaxed to

I gl 2(rey S € for some e > 0. It is enough to apply Proposition 1 with & > 0,
and the stability estimate becomes

CNV/2+a N
g2 — qillizey < €N NG £ = A Dl gy + 8-
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In other words, the reconstruction error is controlled by the measurement error
and by the error in the approximation of the unknown by an element of the
subspace W. This is relevant in practice: the unknown potential will in general
only be well-approximated by an element of a finite dimensional space, but may
not belong to it.

Proof of Corollary 1. Using the Liouville transformation u = it/\/o, if u solves
the conductivity equation div(c Vu) = 0, then & solves the Schrodinger equation
(—A+q)iu =0,withg = Ao /\/0.

Now, since we have o; = 1 in a neighborhood of 9£2, we have that
Aoy = Ay;s q; = AJO) / Vo5 for j = 1, 2, because of the well-known identity
A, = o72(A, + (1/2)(30/dv))o "2, which follows from the Liouville
transformation. Theorem 1 immediately yields g, = ¢, and since o; are solutions
to (A —g;)/o; = 0in §2 with 0[5, = 1, we have oy = 0». O

Proof of Corollary 2. Arguing as in the proof of [6, Theorem 1] we have the
following identity

div((0102)'?V log(01/02)) = 2(0102)*(q1 — q2) in 2.
Now, using (3) we find
lor — o2ll2e) < C(A, 2)||log(oi/02) 22y < C(A, 2)llq1 — q2ll 12(02)-
Thus, the proof follows from the estimate of Theorem 2 and the fact that A,;, =

Ay j=1,2. O

3. Reconstruction

The results of Section 2 can be used to design an iterative nonlinear
reconstruction algorithm and to show that it is globally convergent. For simplicity,
we consider directly £2 = T, but the general case may be handled by using the
extension operator as above.

Given a finite dimensional subspace VW C L>®(T?) and R > 0, define

Wei={q e W :liqll ~ms < R},

equipped with the L?> norm. For N € N and y € ¢2, we define the nonlinear
operator A : Wy — Wr by

A(q) = Py, (F'y+ F'PyFq — F'PyB(q)), (17)
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where F, B, Py and Py were defined in Section 2 and Pyy, is the projection from
L*(T?) onto the closed and convex set Wk.

Now let g € W satisfying (2) be the unknown potential and choose the number
of measurements N € N as in (14), that is so that

I Py FPwll2ray—ee < 3. (18)
4

Let (f1, A,(f1)/L, be the given boundary data, where f; = ¥/ are the CGO
constructed in Section 2, and set y = Py U (g), which is directly computed from
(f1, Ay (f1)); thanks to (10).

The following nonlinear iterative reconstruction algorithm allows for the
recovery of ¢ starting from the data y.

THEOREM 4. Under the above assumptions, let gy € VWg be any initial guess
potential and define the sequence

qn = A(QH—I)’ n 2 1.

Then we have the following convergence result:
g = gullzaey < 4G g1 — gollzasy, 1 > 1.

Proof. We claim that A(g) = g and that A is a contraction. Indeed, by using the
identities y = PyU(q) and U = F + B we readily derive

A(q) = Pw, (F'PyU(q) = F~' PyB(q) + F ' Py Fq)
= Py, (F'PyFq+ F'P{Fq)

Further, it is a straightforward consequence of the fact that Py, is Lipschitz (with
constant 1, by the Hilbert projection theorem), of Lemma 1 and of assumption
(18) that the operator A is a contraction on Wk, namely

1A(q2) — AlgD |2 ey < %||612 = qilleesys  qi> g2 € Wk

The result is now an immediate consequence of the Banach fixed-point theorem,
since Wk is a complete metric space with the distance given by the L norm. [J

Some comments on this result are in order.

e The exponential rate guarantees a very fast convergence of the iterates to the
unknown ¢, and is consistent with the Lipschitz stability of the inverse problem
given in Theorem 2.
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e We have not presented the details of the corresponding reconstruction algorithm
for the Calderén problem, which can be easily obtained by using the Liouville
transformation ¢ = A\/o//0, v = u//o as in the proof of Corollaries 1
and 2, in order to formulate Calderén problem as an inverse boundary value
problem for the Schédinger equation (1).

4. Examples of subspaces VW

As mentioned in Remark 1, the number N of required measurements to have
global uniqueness and stability depends only on the subspace VW € L*(2) of the
potentials. The dependence is explicit via condition equation (14):

1Py F Pwllc2cray ez < 19)

in which WV, with an abuse of notation, denotes i(W), where i: L*(£2) —
L?(T?) is the extension operator by zero. This condition appears in the literature
on signal reconstruction from low frequency Fourier measurements [2, 41]: it is
strictly related with the balancing property, a fundamental concept in sampling
theory and CS in infinite dimension [1, 3, 4].

It is worth considering some relevant examples of subspaces YV and to compute
the corresponding N as a function of dim W. In other words, given W/, how many
measurements N should we take to have global uniqueness and stability for the
inverse problem?

1
4°

4.1. Bandlimited potentials. The simplest situation one may consider is with
bandlimited potentials g in L>(T?) (for simplicity, we set 2 = T9). More
precisely, the subspace W is given by

W ={q € L*(TY) : g(k) = O for every k € Z¢, ||k|, > B},

where g (k) := (g, ;) is the Fourier transform and B € N. In other words, we
have
W = span{e; : k € Z°, ||k||o, < B} € L™(T?),

so that dim W = (2B + 1)°.
It is convenient to choose the ordering p: N — Z¢ in such a way that the
frequencies in {k € Z% : ||k||, < B} come first, namely

p({1,....dimW}) = {k € Z¢ : k||, < B}.

Hence, by (11) we immediately have (Fg); = 0 for every ¢ € W and! > dim W.
As a result, choosing N = dim W gives || Py F Py ||12(re)—2 = 0, and so (19)
is automatically satisfied. This is the optimal situation: the number of required
measurements equals the dimension of the subspace of the unknowns.
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4.2. Piecewise constant potentials. A relevant case for the applications is of
piecewise constant potentials [13] (see [8, 9, 42] and references therein for related
results).

We consider here a particular situation. Let Ry, ..., Ry C §2 be M subdomains
such that:

e cach subdomain R; is a d-dimensional interval with side lengths

aM™ L a M

1/d

where the scaling M ~"/¢ is put since the size of £2 is of order 1;

e the weights a;. are such that A < a;'. for some A € (0, M'/? /7] and allow for
different shapes of the subdomains;

e and the interiors of these subdomains are disjoint, namely I%,-l N Iéiz = @ for
every iy # ip.

The subspace W is given by

W = Span{XRla R XRM}v

where xy is the characteristic function of R.

The other important ingredient of (19) is the ordering of the frequencies
0: N — Z4 1 — k;. Here we suppose that p corresponds to the hyperbolic cross
in 74 [30, Example 5.12], namely

d d
h<h = [[max(p),l, 1) < [[max(lp),l, . (20)
j=1

Jj=1

Recall that the Fourier transform F: L*(T?) — ¢ is defined by (11), where the
frequencies are ordered according to p.

We now prove that the number of measurements needed to satisfy (19) (and so
to have global uniqueness for the inverse problem considered) is proportional to
M*, up to log factors. It is worth observing that this is only a sufficient condition,
and may not be necessary. Indeed, the use of the Cauchy—Schwarz inequality in
equation (23) yields an additional M factor, which could perhaps be removed
arguing as in [41, Lemma 5.1], at least for a uniform partition of T¢ made of d-
cubes. The search for the optimal exponent goes beyond the scopes of this work,
and is an interesting direction for future research.

PROPOSITION 2. Under the above assumptions, we have

log’'(N)
JN

1Py FPwll2caye2 < C M?, 2D
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for some C > 0 depending only on d, p and A. In particular, (19) is satisfied
provided that

- > 16C*M*.

Proof. Setting sinc(x) = sin(x)/x, a direct calculation shows that

d . I 1
|FXRi([)|=1_[|s1nc(nM Yt p(h);)] < Hmm(m 1)

j=1 j=I

Thus, we readily obtain

1 d (Am)~' M4
PO HmaxunM @D~ L a1, a7

j=1
Hence, in view of (20), we can apply [30, Lemma 5.13] and obtain
1 log/ 'l +1
F (D] < (Am) ™M — <cad pmE LD
l_[j:1 max(|p(0),|, 1) l
(22)
Take now f € W with || f|2(ys) = 1. Since
1= et}
= —=—xr, i =1,...,
ai---d} K

is an orthonormal basis of W, we can write f = Y"1~ ¢, f; with 3", ¢ = 1. Thus
we have

SR ST
IFfDI< ) lei |Fxg, (DI < vM/A ( [Fxr D] ) - (23)
i=1 ! i=1 ‘

Therefore, (22) immediately yields |Ff ()| < C(A,d, p)M>*(log? 'l + 1)/1),
and so

+00
2
IPyFfll, = E IFfO
I=N+1

+00

<CAd pM* )y
I=N+1
M4 10g2d—2(N)
—
Finally, this bound immediately implies (21). O

log*™2(1 4+ 1)
12

< C(A,d, p)
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4.3. Potentials belonging to low-scale wavelet subspaces. Given the
importance of wavelets in imaging, it is interesting to look at the case when
W is a subspace of dimension M given by wavelets below a certain scale. Under
certain assumptions on the mother wavelet and the scaling function, one has
N = O(M) if d = 1 [41, Lemma 5.1]. This result is expected to hold also in
higher dimension, at least in the case of separable wavelets, for which the 1D
proof should be easily generalizable (see also [30]). Therefore, if the unknown
potential belongs to the space generated by the first M wavelets (ordered
according to the scale), O (M) measurements are needed for the reconstruction
(up to log factors), and so this estimate is substantially the best possible. It is
worth observing that much fewer measurements are needed in this case than in
the piecewise constant case.
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