https://doi.org/10.1017/jfm.2022.1064 Published online by Cambridge University Press

J. Fluid Mech. (2023), vol. 955, A12, doi:10.1017/jfm.2022.1064

Turbulent entrainment in finite-length
wind farms

Nikolaos Bempedelis!*f, Sylvain Laizet!* and Georgios Deskos?>t

'Department of Aeronautics, Imperial College London, London SW7 2AZ, UK
ZNational Wind Technology Center, National Renewable Energy Laboratory, Golden, CO 80401, USA

(Received 20 May 2022; revised 24 November 2022; accepted 9 December 2022)

In this article, we present an entrainment-based model for predicting the flow and power
output of finite-length wind farms. The model is an extension of the three-layer approach
of Luzzatto-Fegiz & Caulfield (Phys. Rev. Fluids, vol. 3, 2018, 093802) for wind farms
of infinite length, and assumes dependence of key flow quantities, such as the wind farm
bulk velocity, on the streamwise distance from the farm entrance. To assist our analysis
and validate the proposed model, we undertake a series of large-eddy simulations with
different turbine spacing arrangements and layouts. Comparisons are also made with the
top-down model with entrance effects of Meneveau (J. Turbul., vol. 13, 2012, N7) and
data from the literature. The finite-length entrainment model is shown to be capable of
capturing the power drop between contiguous rows of turbines as well as describing the
advection and turbulent transport of kinetic energy in both the entrance and fully developed
regions. The fully developed regime is approximated only deep in the wind farm, after
approximately 15 rows of turbines. Our data suggest that for the cases considered in this
study, the empirical coefficients that can be used to describe turbulent entrainment and
transfers above the wind farm exhibit little dependence on the farm layout and may be
considered constant for modelling purposes. However, the flow field within the wind farm
layer can be strongly modulated by the turbine density (spacing) as well as the array layout,
and to that extent it can be argued that they are both primary factors determining the wind
farm power output.
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1. Introduction

Turbulent entrainment, defined as the transport of fluid between regions of relatively low
and relatively high levels of turbulence, is one of the fundamental properties of turbulent
flows such as plumes, jets, boundary layers and gravity currents (Morton, Taylor & Turner
1956; Ellison & Turner 1959; van Reeuwijk, Krug & Holzner 2018). Yet, our understanding
of turbulent entrainment and ability to accurately model it are limited to only a number
of canonical cases (van Reeuwijk & Craske 2015), primarily due to the disparity of the
time scales involved, the inherent unsteadiness of turbulent flows and the need to define
a turbulent—non-turbulent interface, which is often chosen in an arbitrary fashion (van
Reeuwijk, Vassilicos & Craske 2021). In the context of wind energy, and for large wind
farms, energy is entrained from the flow above the wind turbines to replenish wakes and
enable power extraction in the array, as pointed out by Meneveau (2019). In his ‘big
wind power research questions’ paper, Meneveau (2019) formulated seven questions for
turbulence research in the context of wind power, in which entrainment was placed at the
forefront of current efforts. These include the ... fate of mean-flow kinetic energy (MKE)
in large wind farms’, its entrainment and dissipation mechanisms and the estimation of
an ‘upper limit’ for the power produced in large wind farms. The latter, although not
entirely synonymous with turbulent entrainment, pertains to it, as the maximum obtainable
power density is driven by the entrainment of the mean-flow kinetic energy. To this end,
maximum wind farm power extraction and local/global kinetic energy entrainment need
to be studied together to better understand their relationship.

Early efforts to understand the transport of MKE were undertaken by Calaf, Meneveau
& Meyers (2010) and Cal et al. (2010), who conducted large-eddy simulations and wind
tunnel experiments, respectively, to obtain the kinetic energy budget of the horizontally
averaged flow over wind turbine arrays. Their data showed that there is a downward
turbulent kinetic energy flux, (u'w’)(U), where (U) is the horizontally averaged mean
streamwise velocity and (u'w’) is the turbulent momentum flux, which grows in magnitude
with decreasing height until it reaches the height of the wind turbine region top at
zn + D/2, where z;, is the hub height and D the rotor diameter. Below that point, the
turbulent kinetic energy flux decreases until it reaches its lowest value at the bottom of
the turbine region, at z; — D/2. They also pointed out that the difference in the flux
across the rotor disc is equal to the power extracted by the wind turbines. Large-eddy
simulations of large finite-length wind farms have confirmed the validity of this hypothesis
in the fully developed regime (Stevens, Gayme & Meneveau 2016a). A more detailed
study on the transport of kinetic energy towards individual wind turbines instead of
considering horizontally averaged layers was undertaken by Meyers & Meneveau (2013)
using the concept of generalised transport tubes. Their study showed that the mean
flow passing through a wind turbine rotor comes from upstream below the turbine
and is downstream ejected into layers above the turbines. Moreover, they showed that
depending on the turbine arrangement, there are two distinct paths and mechanisms
taken by the MKE as it reaches the turbines. The dominant flow structures associated
with the kinetic energy flux were studied by Hamilton et al. (2012) using quadrant
analysis, and by Newman, Drew & Castillo (2014) and VerHulst & Meneveau (2014)
using proper orthogonal decomposition (POD). The latter study found that energy is
primarily entrained by streamwise counter-rotating vortex pairs extending well above the
wind turbine height. More recently, Andersen, Sgrensen & Mikkelsen (2017) conducted
simulations for a finite-length wind farm and used different eduction methods (POD,
passive particle tracking, MKE transport analysis) to analyse the coherent turbulent
structures that are mostly relevant to the entrainment process. Building on the above
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assumptions, a ‘top-down’ class of models has been devised, which assume that the wind
farm acts as an additional roughness element (Frandsen 1992; Emeis & Frandsen 1993;
Calaf et al. 2010). Recent developments in this class of models include combining them
with turbine wake models (Stevens, Gayme & Meneveau 2015, 2016b) or incorporating
atmospheric (Emeis 2010; Abkar & Porté-Agel 2013; Pefia & Rathmann 2014; Antonini &
Caldeira 2021a; Li et al. 2022) and entrance effects (Meneveau 2012; Yang & Sotiropoulos
2016).

Recently, Luzzatto-Fegiz & Caulfield (2018) developed a two-interface model that
relates the power output of an infinite wind farm to the rate at which the atmospheric
layer above it grows. Their model makes use of the entrainment hypothesis (Morton
et al. 1956), which assumes that the velocity, wg, at which low-turbulence fluid crosses
into a turbulent interface, measured in a frame of reference moving with the interface,
is wg = —&|Ugy — Up|, where & is the entrainment coefficient and U; and Uy are the
characteristic by-pass and free stream layer velocities. In addition, they were able to
relate power to entrainment through momentum exchange coefficients, showing that the
presence of more turbulent mixing results in the production of more power. In their
analysis, Luzzatto-Fegiz & Caulfield (2018) also derived an upper limit for the generated
wind power in large-scale wind farms, which is equal to 8€ /27. However, as pointed out
by Meneveau (2019), since their model assumes that turbulent mixing is the dominant
effect and not a correction to an ideal flow estimate of an upper limit, the maximum
efficiency may be obtained under non-physical conditions where vertical entrainment
velocities exceed the prevailing streamwise velocity, £ >> 1. Luzzatto-Fegiz & Caulfield
(2018) determined realistic values for £ by collecting data from fully developed wind
farm simulations and determined a coefficient equal to £ &~ 0.1, which reveals physical
constraints not present in the model. In a more recent study, Antonini & Caldeira (20215)
identified additional spatial constraints that limit power production by running a set of
idealised atmospheric simulations using the Weather Research and Forecasting model and
showed that a time scale inversely proportional to the Coriolis parameter, f, affects the
adjustment of wakes and therefore the overall power output of large-scale wind farms.

Recognising the significance of the role of MKE entrainment in wind farms, as well
as its strong correlation with the wind farm power output, we present an extension of
the Luzzatto-Fegiz & Caulfield (2018) model for finite-length wind farms and seek to
understand: (i) the streamwise evolution of characteristic flow quantities within the wind
farm, (ii) their relationship to the momentum exchanges that take place at the rotor disc
and atmospheric layers and (iii) their dependence on the wind farm layout. To address
these questions, we perform large-eddy simulations of the interaction between a neutral
atmospheric boundary layer and large finite-length wind farms. Section 2 introduces
the entrainment-based model for finite-length wind farms and presents a qualitative
investigation of its behaviour. The numerical methodology and its validation are presented
in §3. The flow in the considered cases is discussed in §4, along with the model
predictions. Finally, § 5 draws the conclusions of this work.

2. Entrainment-based model for finite-length wind farms
2.1. Model derivation

The present finite-length entrainment model is an extension of the three-layer approach
introduced by Luzzatto-Fegiz & Caulfield (2018) for ‘infinite’ wind farms. It is derived by
assuming that all flow variables depend on the streamwise distance from the wind farm
entrance (see figure 1). As a starting point, we use the Reynolds-averaged Navier—Stokes
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equations for a high-Reynolds-number boundary layer and assume flow homogeneity in
the spanwise y-direction. Additionally, we retain only leading terms in the momentum
equation and obtain the following equations:

ou ow
— 4+ — =0, 2.1
0x + 0z 2.1a)
ou ou ouw -
T — , 2.1b
" ox T 0z 0z A ( )

where bars, e.g. i, indicate the time-averaged fields and primes, e.g. ' = u — u, the
turbulent fluctuations (dispersive terms are not shown in the derivation for brevity, but
are included in the model through the parametrisation of the stresses; see Luzzatto-Fegiz
& Caulfield 2018). The force term f, corresponds to the thrust of the wind turbines. Similar
to Luzzatto-Fegiz & Caulfield (2018), we assume that the following boundary conditions

apply:
dé(x)
— &0y — U, )
ix |Uo — Up(x)| 22)
—u'w'(x,0) = 1w(x)/p, —u'w(x,8(x)) =0,

w(x,0) =0, u(x, éx)=Uy, w,dx)="Up

where Uy is the velocity outside the boundary layer (representing the geostrophic wind),
8(x) is the boundary layer height, t,,(x) is the shear stress at the ground and & is the
entrainment coefficient. A three-layer model of the developing boundary layer is obtained
by dividing it into an outer layer with velocity Uy, a wind farm layer of height /s and
velocity Ur(x), and a by-pass layer with height £, (x) and velocity Up(x), as shown in
figure 1. Note here that the characteristic velocities of the wind farm and by-pass layers
are functions of the streamwise position and are defined to be the integral velocities within
each layer,

8(x)

hb ()C) he

where Ay is the constant height from the ground to the wind farm layer interface and £, (x)
is the height of the by-pass flow extending from the wind farm layer interface all the way
up to the outer boundary layer (see figure 1). Note that throughout the wind farm, iy +
hp(x) = §(x). In line with the entrainment model of Luzzatto-Fegiz & Caulfield (2018), &
is defined by

h .
Ur(x) = %/0 ' u(x)dz, Up(x) = u(x) dz, (2.3a,b)

8(x)
mmﬁ@:f ii* dz. (2.4)

h
This, together with the definition provided in (2.3a,b), defines the by-pass layer’s
thickness, hp, and its bulk velocity, Up, in a fashion similar to how the momentum
thickness of a boundary layer is defined in classic boundary layer theory (Schlichting
1979). Moreover, we assume that the following approximate relationship holds in the wind
farm layer:

hy =2 ~ 2
/ i dz ~ by UP (). 2.5)
0

The detailed derivation of the above equation is given in Appendix A. Note that A, is
defined so that it extends up to the edge of the atmospheric boundary layer, in a different
spirit from conventional log-law models, where the upper layer extends to the internal
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Figure 1. Schematic representation (not to scale) of the atmospheric boundary layer (ABL) and the turbulent
entrainment model for finite-length wind farms.

boundary layer (e.g. Meneveau 2012). In that way, we can make the assumption that Uy is
constant in space and that the outer layer is stress-free. In contrast, the internal boundary
layer grows within the atmospheric boundary layer, which means that it develops within a
varying mean velocity field, but also within varying turbulence levels. The former could
be accounted for by computing Up(x) through the log law, by considering an additional
layer in the model or by disregarding the evolution of the outer layer (i.e. Up(x) = Up).
The latter, however, gives rise to the need for a more elaborate parametrisation of the
entrainment coefficient £ (which extends beyond the scope of the present study), as the
assumption of it being constant with space becomes invalid, given that its values are known
to vary with different ‘free stream’ turbulence levels (see Kankanwadi & Buxton 2020).
Second, the assumption of £ being independent of the farm layout is also not always true,
given that the structure of the internal boundary layer in the development zone is a function
of the farm layout. Nevertheless, it is important to note that considering the outer layer to
be the internal boundary layer is a limit case for our model, with /;(0) — O.

We begin by integrating the continuity equation along the vertical z-direction from the
ground to the outer interface §(x) and using Leibniz’s rule to obtain

B ... B
/0 ox 9z T dx ), T4y + Wasbm — We=0
d (90 _ ds (x) ds(x)
:a ; udz — Uy P + Uy i +wg=0
d S(x) _ o
™ A u(x)dz = —wg, (2.6)

where wg is the vertical velocity at §(x) in the frame of reference moving with the
outer boundary layer. Equation (2.6) signifies the essence of the model, which is that the
boundary layer grows due to entrainment at the outer interface. The left-hand side of (2.6)
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can be reformulated using the above definitions as

d B(x) he 8(x)
— = — / udz + — udz
dx 0
dx[Uf(x)hf + Up () hp(x)]. 2.7
For the right-hand side of (2.6), we make use of the entrainment hypothesis, which states
that wg = —E&|Uy — Up(x)|, where £ is the entrainment coefficient and Uy and U (x) are

characteristic velocities across the boundary layer interface (with Uy > Up(x)). The final
expression for continuity can now be obtained:

d vy = £Wo — Uy) — 13V 2.8)
dx 70 = 0 b Fax ’

For the momentum equation, we adopt a similar approach but integrate the two layers
separately. Starting with the left-hand side for the wind farm zone and using the
approximation (2.5), we obtain
hoCow? B du; __

A (g + 9z ) dz = hfd— + (I/lW)Z =h — (MW)Z:() . (29)
To compute the second term, the streamwise VGIOCIty at the farm interface (denoted by
Up; = Uz=p;) is approximated by assuming a mixing layer velocity, up, = (Ur + Up)/2
(see also Luzzatto-Fegiz & Caulfield 2018). For the vertical velocity at the same interface,

we also make use of the integrated continuity equation for the wind farm zone, which

writes
de

v_vhf —hp— d (2.10)

X
The terms on the right-hand side of the momentum equation are integrated to obtain

hy au'w' — CJ/‘f—i_C:i
dz = (—u'w’ - dz = Cy (Up — Up)” — U3,
/0 ( oz +fx> Z ( uw)zzhf +/ frdz v (Up f) > ¢
(2.11)

where C)s is a momentum-exchange coefficient used in the parametrisation of the stresses
at the farm layer interface as (—W)z:hf = Cy(Up — Uf)2 (see also Luzzatto-Fegiz &
Caulfield 2018), and c}t and ¢/; are the local turbine thrust and ground drag coefficients.
These are defined as by Luzzatto-Fegiz & Caulfield (2018):

, 2 (N Crm
h=——[ fidz= 5 (2.12)
Uf 0 SxSy (1 + 41— CT)
and
2 242
= ‘ (2.13)

pUZ (1 +1n (z0/hs))

where s, and s, are the turbine array spacings (normalised by the turbine diameter D) along
the streamwise and spanwise directions, respectively, Cr is the turbine thrust coefficient,
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70 is the ground roughness length and « is the von Kdrman constant. The expression for

momentum conservation in the wind farm zone is therefore
2

dUy Uy + Up), dUy

hy—— - hy——

dx 2 dx

In a similar manner, integrating the left-hand side of the momentum equation within the

by-pass zone yields

800 /3w duw d &, o ds) __
y \ar Tz )ET @), T e g T (0
'

/

. +c
=CM(Ub—Uf)2— ﬁ2 d

U}. (2.14)

d(hyU?) Ur+ Uy, dUs
= —EWUp — Up)Ug + +—Zhp—L.
P (Uo — Up)Up + AT

Integrating the right-hand side yields

(2.15)

50 [ g _ - ,
/h By +fi | dz = —W'W)=sx) + WW)=p, = —Cu(Up — Up)*,  (2.16)
'

where we use both the layer boundary conditions and the fact that the turbine forcing is
zero outside of the wind farm layer. The final expression for the momentum equation in
the by-pass zone is obtained by moving all terms, other than the streamwise rate of change
of hyp Ul%, to the right-hand side:

d (hU?) Ur + Up), dUy
dx 2 Tdx

Equations (2.8), (2.14) and (2.17) form a system of ordinary differential equations with
three unknowns (h, Up and Uy), which is an initial value problem that can be solved
numerically given that the entrainment coefficient, £, and momentum transfer coefficient,
Cy1, are known along with the turbine thrust, row spacing and ground wall drag coefficient.
In the present work, the system is solved using MATLAB’s ode45 solver, which is based
on a high-order Runge—Kutta algorithm (Shampine & Reichelt 1997). The values of Uy
and U), upstream of the farm that act as initial conditions for the model are computed by
considering a fully developed unperturbed atmospheric boundary layer, i.e. the three-layer
model at the fully developed limit without wind turbines (c}t = 0). The initial by-pass
height, h;,(0) = 6(0) — hy, is calculated via the initial boundary layer height, 6(0), and
the constant wind farm height, iy. Note that at the fully developed limit, the wind farm
velocity, Uy, is no longer evolving and therefore the system of equations reduces to that of
Luzzatto-Fegiz & Caulfield (2018).

Using actuator disc theory, the extracted power may be expressed as P = TUy (with
T=0.5 pc}t U}?sxsyD2 denoting the turbine thrust), and thus the entrainment model can be
used to predict the power production along the farm:

P (U
h=17——=(7) (2.18)
3 > Uo
EonsxsyD

= EUn(Up — Up) — Cy(Up — Up)* — (2.17)

where ¢y, is the non-dimensional power density coefficient.
Additionally, the model can give predictions for the mechanisms of energy transport (i.e.
advection or turbulent transport) in the wind farm zone. The mean-flow kinetic energy
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equation can be derived by multiplying the momentum equation by the mean velocity
(Pope 2000); see also § 4.4 for the full equation and a description of the terms of which
it consists. Integrating the advection and turbulent transport terms (denoted by A and @,
respectively) within an infinitesimal control volume V of size dx x dy x Ay in the wind
farm zone yields

0 <u,u uj>
/u_— dv, @ = —/ ——dV, (2.19a,b)
74 8x]

where K = u; 15;/2 is the mean-flow kinetic energy. Using the divergence theorem, these
can be transformed to surface integrals

A=— / wKn;dS, & = / wiujuin; ds, (2.20a,b)
s s
where n; is the unit vector normal to the surface S of the control volume. In the framework

of the model, which involves the assumptions of spanwise homogeneity and retains only
the leading stress terms, the above are expressed as

4 a iK dz — (WK wK ! —de; wK 2.21
o ) " z—(w )Z:hf+(w )z=0N_§ o - (w )Z:hf, (2.21)
@ 3
o = Cy (Up — Up)? iiny — (cy/2) U7 (2.22)

The first component of the advection term, A, corresponds to the upstream/downstream
surfaces of the control volume and includes an approximation of the integral using
the assumptions > > w? and fohf (u— Uf)3 dz < fohf Uf3 dz, in a process similar to the
derivation presented in Appendix A. The second and third terms correspond to the upper
and lower control volume surfaces, respectively. The transport of the mean kinetic energy
by turbulence, @, takes place at both the farm layer interface and the aerodynamically
rough ground. In the remainder of this work, however, we will be considering the transfers
at the top surface of the wind farm layer only, as our focus is on the interaction of the wind
farm with the atmospheric flow.

2.2. Model demonstration

To assess the applicability of our model and its compatibility with Luzzatto-Fegiz &
Caulfield (2018) in the ‘infinite’ wind farm limit, we present an example of a finite-length
wind farm by considering the values used by Luzzatto-Fegiz & Caulfield (2018). These are
£ =0.16, Cy = 0.04, ¢/, = 0.008 (which corresponds to hy/D = 1.5 and z9/D = 1073)
and Cr = 0.75. We also take §(0)/z;, = 10 and s, = s, = 6. A sensitivity study on the
empirical parameters £ and Cy; is presented separately in Appendix B. Differences in
the exact values of the coefficients are shown to affect the magnitude of power output
predicted by the model, as observed by Luzzatto-Fegiz & Caulfield (2018), but flow
development occurs in a similar manner. Figure 2 shows the predictions of the model
for a wind farm consisting of 50 rows and compares them with the ‘infinite-farm’
predictions given by Luzzatto-Fegiz & Caulfield (2018). The characteristic velocities of
both wind farm and by-pass zones decrease monotonically as we move downstream in
the farm and asymptotically approach the ‘infinite-farm’ predictions of Luzzatto-Fegiz &
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Figure 2. Predictions of the finite-length entrainment model for a wind farm of 50 rows. The dashed lines
correspond to the ‘infinite-farm’ predictions of Luzzatto-Fegiz & Caulfield (2018).

Caulfield (2018). In addition, the wind farm velocity, Uy, decreases rapidly within the first
10 rows, which is subsequently reflected in the normalised power density, cf,. The model
predicts that for the given coefficients and turbine parameters, the wind farm power output
in the ‘infinite-length’ limit is approximately 0.4 times that of the first row, which is within
the range observed in utility-scale offshore wind farms (see, for example, Barthelmie et al.
2007). In terms of energy transport (with the terms integrated over s,D and s,D), our
model predicts that advection is the dominant mechanism in the first few rows of turbines,
but it is subsequently reduced and becomes practically zero by approximately the tenth
row. At the same time, turbulent transport grows in the initial rows, with a peak observed
around the tenth row, before decreasing as we proceed further downstream. These trends
are in agreement with the observations in the computational studies of Allaerts & Meyers
(2017) and Cortina et al. (2020).

Lastly, the boundary layer is predicted to grow at a slightly lower rate in the developing
part of the flow, which can be associated with the fact that the bulk velocities are also
developing. Nevertheless, all the quantities of interest (Uy, Up, cfp, A, @ and dd/dx) are
found to asymptotically approach their ‘infinite-farm’ limit values as calculated in the work
of Luzzatto-Fegiz & Caulfield (2018), confirming that the present finite-length model is
fully compatible with the original ‘infinite-farm’ entrainment model.

Next, we proceed to vary key parameters of the finite-length wind farm model such as the
wind turbine array spacing (s, y = 3, 6 and 12), as shown in figure 3. As expected, a larger
turbine spacing allows for increased replenishment of energy between successive rows
and downstream turbines are able to produce more power. However, the opposite effect
is achieved once the turbine rows come closer, reaching a power reduction of 80 % after
approximately the seventh row. Variations in the height of the incoming boundary layer
8(0) are considered next, namely, 5§(0)/z;, = 2.5, 5 and 10. Allaerts & Meyers (2017) found
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Figure 3. Model predictions for wind farms with different turbine spacings sy, = 3, 6 and 12.

variations in the power output with boundary layer height, with larger heights resulting in
slightly increased farm power. The differences were attributed to the amounts of energy
transport by turbulence. Our simplified model (see figure 4) is able to reproduce this
behaviour prior to reaching the ‘infinite-farm’ limits (which are the same in all three cases).
We find that small changes are observed in mean velocity and relative wind farm power
output, P/Py, and that the turbulent energy flux, @, is negatively affected by a diminishing
boundary layer height to hub height ratio. More specifically, the wind farm velocity is only
little affected by the initial boundary layer height, whereas the by-pass velocity is shown
to decay and adjust to its limit value faster with a decreasing initial boundary layer height.
Figure 4 also shows that a smaller initial boundary layer height results in faster growth of
its magnitude downstream of the entrance. Finally, an initially larger boundary layer height
§ results in larger turbulent transport as indicated by the magnitude of @. This behaviour
may again be justified by the relative changes in the magnitudes of Uy and U, and the fact

that @ o (Up — Up)?.

2.3. Comparison with field and model wind farm data

Prior to comparing our model results with large-eddy simulation data, we make
comparisons with experimental data and existing analytical models found in the literature.
In particular, comparisons are made against a model of equal fidelity, i.e. the top-down
model with entrance effects (Meneveau 2012), and wind farm power measurements at
both utility and laboratory scale. The analytical model of Meneveau (2012) represents
the wind farm effect through an effective roughness model, reflected in the modified
friction velocity, u,. In addition, wind farm entrance effects are incorporated by assuming
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Figure 4. Model predictions for different inflow boundary layer heights §(0)/z, = 2.5, 5 and 10.

a transition from a smoother to a rougher turbulent boundary layer and the formation of an
internal boundary layer (IBL) that follows a 4/5 growth rate with the downstream distance.
The wind farm field and laboratory measurements include the Horns Rev I offshore
wind farm, located in the North Sea (Barthelmie et al. 2007), and a wind-tunnel-scale
wind farm set up and studied in the Corrsin Wind Tunnel at Johns Hopkins University
(Bossuyt, Meneveau & Meyers 2018a). Horns Rev I consists of eighty turbines with
D =80m, z; =70m and C7 = 0.7, arranged in a 8 x 10 grid (Meneveau 2012). Data
for the boundary layer are taken from Wu & Porté-Agel (2015), with u, = 0.442ms~!,
zo = 0.05m and §(0) = 500 m. The model wind farm of Bossuyt et al. (2018a) consists of
100 turbines arranged in a 20 x 5 array. For more details about the turbines and boundary
layer, the reader is referred to Bossuyt et al. (2018a).

Figure 5 shows the power deficit along the turbine rows for different wind directions
and measurement sectors in the case of the Horns Rev I wind farm (that effectively
correspond to different arrangements) and for different farm layouts in the case of the
model wind farm. In both cases, the values £ = 0.16 and Cyy = 0.04 are used in the
finite-length entrainment model (see Luzzatto-Fegiz & Caulfield 2018). The two models
show comparable accuracy, and both display good agreement with the field and wind
tunnel measurements. For the Horns Rev wind farm case, the power predictions of the
present model are slightly higher than the power obtained for the top-down model with
entrance effects (Meneveau 2012) while an opposite trend is reported for the model wind
farm of Bossuyt et al. (2018a). We note here that one may reduce the difference between
the two models by tuning the parameters of each model. Another interesting observation
is that, in both cases, a marginally better agreement is found for the cases of (effectively)
staggered configurations; this is related to the two models” ‘well-mixed’ flow assumption.
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Figure 5. Normalised power output for (a) the Horns Rev I wind farm (measurements as reported in
Barthelmie ez al. 2007) and (b) the model wind farm of Bossuyt ez al. (2018a). Also shown are the predictions
of the finite-length entrainment model and the top-down model with entrance effects (Meneveau 2012).

On a higher level, we note that our model can predict wind farm power degradation
without assuming either a growth rate for the IBL or requiring the far-upstream velocity
field to follow the logarithmic law within the boundary layer. This allows us to further
generalise our model and better interpret its results. Inherently, the imposition of an
upstream boundary layer height, §(0), and wall roughness, zp, under neutral conditions
will give rise to a logarithmic profile, but these are only implicit in our model. However,
our model does depend on two ad hoc parameters, namely the turbulent entrainment, &,
and the momentum exchange coefficient, Cy;. These can be easily interpreted as bulk flow
quantities that enable mixing between the assumed sublayers. Following the discussion of
Luzzatto-Fegiz & Caulfield (2018), both £ and Cy; can be linked to the Obukhov length
scale and therefore the boundary layer stability. In particular, £ can vary from O(1 x 10™%)
for very stable boundary layers to £ ~ 0.16 for conventionally neutral conditions. In the
same study, the momentum exchange coefficient, Cyy, is shown to be weakly related to
£. An interesting observation can be made for the boundary layer growth by looking at
the growth rate of the external layer, §/§(0), presented in Appendix B. A 20 % difference
in the value of £ is found to affect the growth rate of §, a result which can be inherently
linked back to its very definition.

3. The large-eddy simulation flow solver
3.1. Governing equations

To assist our analysis and understanding of the entrainment model parameters, we gather
high-fidelity data by conducting a series of large-eddy simulations. In particular, we use
Winc3D (Deskos, Laizet & Palacios 2020), a wind farm simulator, which is part of the
high-order direct and large-eddy simulation (LES) framework XCompact3D (Bartholomew
et al. 2020). The equations governing the wind farm flow dynamics are the unsteady,
incompressible, filtered Navier—Stokes equations expressed in the skew-symmetric form

dit;
i, 3.1
o (3.1)
o, 1 (. 3w duii 1ap ot fF
K B P e Lo ¥ Ji (3.2)
at 2 8XJ' axj P 0X; 8)9' Y

The tilded variables p and u; = (uy, uy, u;) are the spatially filtered components of
modified pressure and velocity, respectively, and p is the fluid density, which is considered
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to be constant. We note that the viscous terms have been omitted, as is typical in relevant
studies, due to the high-Reynolds-number nature of the considered flows. The term —0;t;
present in the momentum equation is the subfilter-scale flux, which is computed via the
standard Smagorinsky model (Smagorinsky 1963)

T = —2vrS;, vr = (CsA)?(S], (3.3a,b)
where
- 1 [ou; Ouj
S.o— [ 4 Y 34
v 2 (8xj * 3)6,') ( )

is the strain-rate tensor, |S] is its magnitude and A is the grid size. A shear-stress model is
applied on the bottom wall,

i (x, y, Az/2, 1)

T (x, y, 1) = T (x, 3, ) —= - : (3.5)
w2(x,y, Az/2, 1) + u2(x, y, Az/2, 1)
\/ Ty, Az/ 5y, Az/
with
2
K 2 2
ey = = | s [ (x, y, Az/2, 1) + it (x, y, Az/2, 1)], (3.6)
In ( )
20

where zg and k = 0.4 are the wall roughness and the von Kdrman constant, respectively.
The . denotes a Gaussian test filter corresponding to twice the grid size, A = 2A,
following the formulation of Bou-Zeid, Meneveau & Parlange (2005). Finally, the
Smagorinsky coefficient Cg is adjusted near the wall according to the damping function
of Mason & Thomson (1992),

Cs = (cg” +{e(5+ ZZO)}_n>_1/n, (3.7)

with (Co, n) = (0.14, 3). The above equations are discretised using sixth-order compact
finite-difference schemes on a Cartesian mesh in a half-staggered arrangement and a
second-order Adams—Bashforth method for time advancement (Laizet & Lamballais
2009). Parallelisation is achieved with the highly scalable 2Decomp & FFT library that
implements a two-dimensional pencil decomposition of the computational domain (Laizet
& Li 2011).

3.2. Wind turbines parametrisation

Wind turbines are parametrised using an actuator disk model (ADM), which accounts for
the total thrust force experienced by the turbine blades,

Fr = — U2 X p? (3.8)
where Cr is the thrust coefficient, Uy, the upstream turbine velocity and D the rotor
diameter. The ADM is implemented using a methodology identical to that presented
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by Calaf et al. (2010). More specifically, the force per unit mass which is added to the
right-hand side of the filtered momentum equation (3.2),

£ _ L pry.2)
T Ax

p 5 (3.9

is calculated by assuming an induction factor o and a thrust coefficient C7 and using

/ Cr

Cr = d—a? (3.10)
Here, the coefficient y (x, y, z) represents the rotor region and takes values between 0 and
1. Actuator discs are allowed to have a width equal to the size of one cell, while their
mesh frontal area is computed as the fraction of the area that overlaps between the cell
grid points and the rotor (y = 1 if the mesh point lies within the rotor, y = 0 if it lies
outside and y takes an intermediate value for adjacent mesh nodes). The rotor velocity
V is evaluated by spatially averaging over all grid points in the wind turbine disc and
time-averaging (filtering) to ensure that high-frequency velocity oscillations do not affect
the rotor’s thrust. The process for computing the space/time-averaged velocity V is the
following:

n N n—1 At At
VP = ape{t)g + (1 — o) V' ,  Opel = ?/ I+ ? s (3.11a,b)

where n and n — 1 denote the current and previous time steps, respectively, (i), denotes
the disc-averaged velocity, o, is the relaxation coefficient and At and 7 are the time step
and time window used for averaging, respectively. In previous studies (Calaf et al. 2010;
Stevens, Gayme & Meneveau 2014a; VerHulst & Meneveau 2014), the time scale 7 used
for the low-pass filtering is associated to either the turbine or the boundary layer length
and velocity scales. Here, we adopt a time scale as in Calaf et al. (2010), 7 = 0.278¢/us,
where g is the height of the incoming boundary layer and u, the friction velocity. Finally,
the power output of a turbine is computed using the local thrust,

|
pP= EpC’TV3%D2. (3.12)

3.3. The ‘inflow-recirculation’ technique

To simulate the interaction of the wind farm with atmospheric turbulence, a fully
developed turbulent field is needed to represent the inlet conditions. Here, we employ a
‘single-simulation’ strategy, in which the ‘precursor’ neutral atmospheric boundary layer
and wind farm regions are parts of a single computational domain, thus allowing periodic
boundary conditions to be used in the horizontal directions x and y. Our approach is similar
to but slightly different from the one used by Bossuyt, Meneveau & Meyers (2018b) or
Stevens, Graham & Meneveau (2014b), where two separate but concurrent simulations
(the precursor and the wind farm one) are performed. The ‘precursor’ atmospheric flow is
driven by a constant pressure gradient, added to the right-hand side of (3.2). In addition,
a ‘damping layer’ is used to restrict the development of the boundary layer beyond the
desired inlet height 6o and enforce a laminar region in the outer zone. The damping layer
is applied in the precursor part of the computational domain through a forcing term added
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to the right-hand side of the momentum equation,

1

Flamp _W@z_: (it — G) . (3.13)

where G is the target velocity (here computed analytically via the log law), y a constant
(taken to be 5 in this work) and ¥/ (z) a vertical interpolation function,

0, 0 <z < 0.958,
1 z— 0.958

V(z) = 3 1 — cos ”TSO , 0.958) < z < 1.058, (3.14)
1, 7> 1.058.

To achieve a recirculation of the ‘precursor’ part of the domain (controlled ABL region),
a ‘fringe region’ is used to allow the reinjection of the undisturbed upstream flow
downstream of the wind farm. In particular, the fringe region is placed at the end of the
computational domain to interpolate the velocity field between the unperturbed pre-farm
atmospheric turbulence region and the post-farm wake region. The influence of the ABL
in the post-farm region is gradually increased using the following weight function:

0, 0<x<Ly,

Ax) = ! [1 — cos (4—” —_ LS)} , Ly<x<L,— AL/4, (3.15)
2 3 AL =
1, L. — AL/4 <x < L,

where L, L, and AL = L, — L denote the start, end and length of the fringe region,
respectively. Conversely, the post-farm velocity field is gradually decreased by multiplying
it by the residual term, 1 — A(x). More specifically, the velocity field in the post-farm fringe
region (indicated with the subscript ()05 ) is calculated as

i‘(xpost) = A(xapL)uapr + (1 — /l(xpost))ﬁpost (3.16)

for L?BL < xABL < LQBL and Lf:osz < Xpost < L’;O‘“, with the superscripts representing the
ABL and post-farm regions. Note that for the fringe-region approach to be applied, the
lengths of the two regions should be exactly the same, i.e. ALABL = ALPOS. Finally,
to avoid the appearance of statistical inhomogeneities due to the spanwise locking of
large-scale turbulent structures, we make use of the shifted periodic technique proposed by
Munters, Meneveau & Meyers (2016). Thus, three fringe regions may be identified in the
domain: an ABL fringe region that is used as the ‘donor’ region, the pre-farm ‘receptor’
region where the shifted periodic technique is applied and, finally, the post-wind-farm
region, which is another ‘receptor’ region where the flow is readjusted back to upstream
turbulence before it is circulated to the beginning of the domain via the domain’s
periodic boundaries. The shifted periodic technique is implemented using the same weight
function as with the ABL and post-wind-farm part presented in (3.16). Schematically, the
implementation of the damping layer, ‘donor’ and shifted periodic and post-farm ‘receptor’
regions is presented in figure 6.

3.4. Validation study

The described methodology is validated against data from an experimental study
considering boundary layers developing over finite-length model wind farms (Bossuyt
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Figure 6. Schematic representation of the computational domain in the employed single-simulation strategy.
The precursor, fringe and damping layer regions are coloured in light, medium and dark blue, respectively. The
patterned area represents the region of the precursor that is used as ‘donor’ in the ‘recirculation’ and ‘shifted
periodic’ techniques.

et al. 2017). To this end, we perform simulations of the flow over an aligned wind
farm consisting of 20 rows in the streamwise direction and five turbines in the spanwise
direction. The spacing between the turbines is s, = 7 in the streamwise direction and
sy =5 in the spanwise one. The turbine diameter and hub height are D = 0.03 m and
zp = 0.023 m, respectively, and C/T = 1.33. The computational domain has dimensions
Ly x Ly x L, =8.7 x 1.2 x 0.8 m and is discretised using three different grids: a ‘coarse’
grid consisting of n, x ny x n; = 1044 x 144 x 97 grid nodes, a ‘medium’ grid with
ny X ny X n; = 1392 x 192 x 129 nodes and a ‘fine’ grid with n, x n, x n, = 2088 x
288 x 193 nodes. The ‘precursor’ part of the domain extends over the first 1.8 m (Lapr =
1.8 m) and the first row of turbines is placed 1.2m further downstream (L; = 1.2 m).
For the boundary layer, we use the values reported by Bossuyt et al. (2017): friction

velocity u, = 0.6ms™!, roughness length zo =9 x 107®m and initial boundary layer
height 5o = 0.16 m. The simulations are run until a statistically stationary state is reached,
and the statistics are subsequently gathered over a period corresponding to more than 10
non-dimensional time units (based on 8o and u,). Figure 7 shows the normalised mean
streamwise velocity and the local streamwise turbulence intensity in the controlled region
of the boundary layer (incoming flow), along with the power output of the wind farm as
a function of the row number (normalised by the power of the first row). Also plotted
in figure 7 are the available experimental data (Bossuyt et al. 2017). Note that for the
mean velocity profiles presented in figure 7, and also for the remainder of this paper, the
tilde symbol denoting filtered quantities is dropped. The mean velocity and streamwise
turbulence intensity profiles are both in good agreement with the experimental results.
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Figure 7. (a) Normalised mean streamwise velocity and (b) local streamwise turbulence intensity in the
controlled part of the boundary layer. (¢) Normalised power as a function of the row number. The shaded
area indicates the experimental uncertainty. (d) Normalised mean streamwise velocity profiles at hub height z;,
syD/2 downstream of the fifth row of turbines. Results from the present simulations are compared with data
from the experiments of Bossuyt et al. (2017).

The farm power output agrees with the experimental measurements, but is slightly
underpredicted in the second and last rows. This was, however, also observed in other
works that numerically simulated this configuration (Bossuyt et al. 2018b). The boundary
layer characteristics and farm power output agree for all tested grids. The medium and
fine grids also show good agreement for the mean velocity profiles at the hub height at
a distance s,D/2 downstream of the fifth row of turbines (also shown in figure 7). The
simulations in the main body of the paper are performed with a grid that corresponds to a
resolution between the medium and fine grids.

4. LES investigation of wind farm layouts
4.1. Computational set-up

We begin by considering three large finite-length wind farms with different layouts,
namely, a fully aligned configuration, a half-staggered configuration and a fully staggered
one. The spanwise offset angle between successive turbine rows is o« = 0°, 9.46°, 18.43°
for the aligned, half-staggered and fully staggered configurations, respectively. The
considered wind farms consist of 26 rows in the streamwise direction and six turbines
in the spanwise direction. The spacing between the turbines is s, = 7.85 in the streamwise
direction and sy, = 5.23 in the spanwise direction. The turbine diameter and hub height
are D = 100 and z;, = 100 m, respectively, and C/T = 1.33. The computational domain
has dimensions Ly X Ly x L, = 38465 x 3140 x 2000 m and is discretised using n, x
ny X n; = 2352 x 192 x 129 points (which is equivalent to a resolution between the
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medium and fine grids considered in § 3.4). Periodic boundary conditions are used in
the streamwise and spanwise directions. The ‘precursor’ part of the domain extends over
the first 6280 m (Lap; = 6280m), and the first row of turbines is placed another 6280
metres downstream (L; = 6280 m). Each simulation is run until a statistically stationary
state is reached and the statistics are subsequently gathered over a period corresponding
to more than 15 non-dimensional time units (equal to eight hours in physical time). For
the boundary layer, we use values similar to Stevens et al. (2014a): friction velocity u, =
0.45ms~!, roughness length zo = 0.1 m and initial boundary layer height 8y = 770 m.

4.2. Estimation of £ and Cy

Prior to discussing the development of the flow and to be able to compare the model
predictions with the LES data, we provide estimations of the entrainment and momentum
transfer coefficients using data from the large-eddy simulations. In particular, the
entrainment coefficient, £, is calculated based on its definition and the integral continuity
equation (see § 2),

8
E=—-wg/(Uy—Up), withw_gz—i (/ ﬁdz). 4.1)
dx 0

Here, we compute § by considering the location where the tangential turbulent stress
is reduced to 5% of its surface value (Kosovi¢ & Curry 2000). Figure 8 presents the
row- and span-averaged values of the entrainment coefficient £ for the different farm
arrangements (row-averaging refers to averaging along the streamwise direction, x, from
sxD/2 upstream of a turbine to s,D/2 downstream). The values of £ are seen to vary with
downstream distance but can be considered roughly similar for all arrangements and attain
a mean value of £ ~ 0.069. Note that longer averaging times could be beneficial for better
statistical convergence with respect to x. Nevertheless, the measured values are found to
be smaller than those considered by Luzzatto-Fegiz & Caulfield (2018), possibly owing
to the definition of § or blockage effects in the simulations. Still, our estimates are within
the range of values found in the literature (Escudier & Nicoll 1966; Paizis & Schwarz
1975; Cenedese & Adduce 2010). The similarity in the values of £ for the different turbine
arrangements may be considered as an indication that the growth of the boundary layer is
to a degree independent of the farm layout and that the entrainment model can describe
transport processes at the atmospheric layer irrespective of the turbines’ arrangement.
Likewise, the momentum transfer coefficient Cys is calculated based on its definition,
provided in § 2, and is plotted along with the entrainment coefficient in figure 8. The
momentum transfer coefficient decreases slowly with the streamwise distance, attaining
a mean value of Cyp ~ 0.026, which is in agreement with measurements reported in
the literature (Roshko 1993; Chen, Jiang & Nepf 2013; Steiros, Bempedelis & Ding
2021). Given the lack of a clear trend for the entrainment coefficient with the streamwise
direction, x, we assume that both coefficients remain constant throughout the farm. Finally,
differences between wind farm layouts appear to be small, less than approximately 10 %,
and hence in the model the entrainment and momentum transfer coefficients will both be
assumed constant and equal to £ = 0.069 and Cj; = 0.026, respectively, for all cases.

4.3. Flow development

Starting with the flow development, it is important to first examine the streamwise
evolution of the boundary layer height, §. Figure 9 shows the spanwise-averaged
normalised mean streamwise velocity for the case of the aligned wind farm, along with
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Figure 8. (a) Row-averaged (RA) values of the entrainment coefficient £ and (b) momentum transfer
coefficient Cy; for different farm layouts. The dashed lines denote farm-averaged (FA) values.
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Figure 9. Contour of spanwise-averaged normalised mean streamwise velocity for the case of the aligned wind
farm. The dashed line indicates the spanwise-averaged boundary layer height. The turbines are indicated with
short black lines.

a dashed line that represents the spanwise average of the boundary layer interface. In all
subsequent plots, the first row of turbines is used as a reference point for the streamwise
distance (x,5,1 = 0).

Turning our attention to the effect of different wind farm layouts (aligned,
half-staggered, staggered), we present in figure 10 contours of the normalised mean
streamwise velocity at hub height z,. The plotted contours correspond to the entrance
region of the farm, and in particular to the first 10 rows of turbines. In the case of the
aligned farm, high-velocity streaks may be observed between the turbines. Downstream
turbines operate entirely within the wake of upstream turbines, with large velocity deficits
established immediately after the first row. In the case of the staggered farms, the wakes
are allowed more space to recover and interfere less with the downstream turbines. Hence,
the velocity field is considerably more homogeneous along the spanwise direction.

Next, we integrate the streamwise velocity according to our entrainment model layer
approach to obtain the characteristic bulk velocities Uy and Uy, and plot them in figure 11.
Here, Uj, is shown to be unaffected by the farm layout, whereas Uy is larger for the aligned
farm than for the staggered farms, owing to the streamwise streaks of high velocity that
persist between the turbines. The trends predicted by the model are in agreement with
the LES data — more so for the staggered cases, which display higher levels of spanwise
homogeneity — but smaller in magnitude. The streamwise evolution of the boundary layer
for different farm layouts is also presented in figure 11. The farm layout is shown to have
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Figure 10. Contours of normalised mean streamwise velocity at hub height zj, for the three wind farm layouts
considered herein: (a) aligned, (b) half-staggered and (c) fully staggered.

only a small effect on the growth of the atmospheric boundary layer. Here, the model
predictions are in good agreement with the LES data. This is because the boundary layer
growth rate is directly proportional to the entrainment coefficient £, which was extracted
from the LES data. The good overall agreement (both qualitative and quantitative) between
the model and the LES data confirms the ability of the model to capture the mean flow and
boundary layer height evolution.

4.4. Spatial evolution of kinetic energy and wind power generation
The evolution of mean-flow kinetic energy within the wind farm can be expressed as

AR 0 =\ L0 (PN, \om ST
“ja_x,- — (u,- (u;.uj’. + ‘L’,])) +ui— (3) = (u’.u’. + t~-) B_xl + = . (42

0x; ox; \ p A g P
advection turbulent MKE flux pressure work TKE production t;;;lv)vigre
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Figure 11. (a) Spanwise-averaged normalised characteristic velocities and (b) boundary layer height for
different farm arrangements. Also plotted are the model predictions.

Equation (4.2) has been used in a number of past works (Cal et al. 2010; Calaf et al. 2010;
Newman et al. 2014; VerHulst & Meneveau 2014; Cortina, Calaf & Cal 2016; Allaerts &
Meyers 2017; Andersen et al. 2017; Cortina et al. 2020) to illustrate the mechanisms that
are responsible for transporting the energy of the wind to the turbines’ location and thereby
contributing to wake recovery and farm performance. Traditionally, MKE transport has
been studied in the context of infinite-length wind farms (e.g. Calaf er al. 2010; Cortina
et al. 2016). In finite-length wind farms, the contributions of each transport mechanism are
expected to differ as we move to different locations within the farm; advection dominates
in the initial rows, whereas in downstream rows of large (or infinite) wind farms, energy is
transported vertically from above the farm, via turbulence. Additionally, the layout of the
farm is also expected to have an effect on the role of each energy transport mechanism.
Here, we will be focusing on the evolution of the terms that are primarily responsible
for transporting energy from the atmospheric flow into the wind farm, i.e. advection and
turbulent transport (Andersen et al. 2017). Similar to the discussion in § 2, we consider
control volumes that surround each row (from x = —s,D/2 to x = s,D/2 upstream and
downstream of each turbine row, respectively) and extend vertically from the ground to
the top of the turbines (0 < z < z;, + D/2). We therefore obtain

A+ D —¢e—Pwyr =R, 4.3)

where A is the advection term, @ is the MKE turbulent flux term, ¢ is the turbulence
kinetic energy (TKE) production term, Pwr is the power extracted by the wind turbines
and R is a remainder term corresponding to pressure work and the MKE budget residual
(due to errors in numerical integration, statistical convergence etc.), which was confirmed
to be comparably small.

Figure 12 plots the control volume integrated advection of MKE, A, as a function of
the turbine row number along with the predictions of the entrainment model. Note that
both the LES data and model predictions have been normalised by the reference velocity,
Uy, and the reference length scale, D. The rotor diameter D is used as the quantities of
interest are integrated in the wind farm layer. Starting with the magnitude of the MKE
advection term, we note that it decreases as we move deeper into the farm. Moreover,
it is found to be larger for the aligned farm (except for the first few rows), which can
be attributed to the streamwise high-velocity streaks (see figure 10). In other words, the
staggered arrangements are found to be more efficient at extracting the kinetic energy
available at their level. Comparing the LES results with our entrainment-based model,
we find that MKE advection is not well predicted in the case of the aligned wind farm,
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Figure 12. (@) MKE advection and (b) turbulent transport as a function of turbine row for different farm
layouts. Also shown are the model predictions.

owing to the lack of flow homogeneity along the spanwise direction. Nonetheless, the
model predictions are in good agreement with the LES results for both staggered farms.

The contributions of the vertical turbulent transport term, @, are measured via the top
surface of the control volumes, i.e. at the turbine top level z;, + D/2. Figure 12 shows that
the normalised vertical turbulent transport is larger for the staggered arrangements, with
a peak observed around the fifth row, before slowly decreasing with downstream distance.
The model predictions are shown to be in good agreement with the LES results (this is also
true for the control volume integrated values of @, which are not plotted in figure 12 for
clarity). As advection is no longer contributing beyond the first 10 rows, the mechanism
that is responsible for transporting energy to the turbines’ location is turbulence. This is in
agreement with observations of past works (e.g. Cortina et al. 2020), and therefore it can
be concluded that in the deep array region, power extracted by the turbines is replenished
by vertical turbulent transports.

Next, figure 13 shows the evolution of the control volume integrated TKE production
term, ¢, within the wind farm. In particular, it is shown that TKE production is larger for
the fully aligned farm layout, though differences may be observed between the staggered
arrangements as well. More specifically, the half-staggered arrangement presents a slightly
more uniform evolution in the initial rows. This is because more turbines operate within
a ‘cleaner’ wind field. We note that the different levels of TKE production are associated
with different levels of turbulent kinetic energy. This is particularly true in the case of
aligned wind farms, where turbines operate within a stronger turbulence field. A closer
look at the spanwise-averaged TKE production vertical profiles, shown in figure 14, reveals
that the equilibrium that is expected to be established in the deep-array wind farm region
can be approximately achieved only after the fifteenth row of turbines. At that point,
turbulent MKE dissipation tends to ui i/ (2), where uyy; is the wind farm friction velocity
(Frandsen 1992). This is the limit proposed by Calaf er al. (2010) and suggests a fully
developed wind farm boundary layer. It is worth noting that such conditions are not fully
established even after the twentieth row of turbines.

Figure 15 shows the LES data for the power of the wind turbines normalised by the
power of the first row, along with the predictions of the entrainment-based model. In the
case of the aligned wind farm, the ‘infinite’ power limit is established shortly after the wind
farm entrance. However, the power decreases more gradually in the staggered cases, with a
peak value occurring in the second row of turbines, which is attributed to blockage effects
induced by the first row of turbines and results in a local acceleration of the flow in the
region between the turbines. Our model predicts a decrease in power that is in accordance
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Figure 13. TKE production as a function of turbine row for different farm layouts.
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Figure 14. Spanwise-averaged vertical profiles of turbulent MKE dissipation for different farm layouts at
different positions within the farm. Denoted with vertical dash—dotted lines are the turbine top and bottom
heights. Markers are shown every two z-grid nodes.
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Figure 15. LES predictions of the normalised power output for different farm arrangements along with the
model predictions.

with the power measured in staggered wind farms. However, the power deficit predicted
by the model is larger; this is related to the underprediction of the bulk velocities (see
figure 11) and can also be, to a degree, attributed to blockage effects due to the relatively
confined simulation domain (L; = 2 km).
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Figure 16. (a) Normalised power output for different turbine spacings, () thrust coefficients and (c¢) inflow
conditions. LES numerical data are represented by symbols and the model predictions by lines.

4.5. Turbine spacing, operating regime and inflow conditions

Before concluding our study, we shall examine the effects of turbine spacing, operating
point (thrust coefficient) and incoming atmospheric boundary layer height. To this
end, we first consider two fully staggered wind farms of 26 rows each with different
turbine spacings: a densely populated farm (s, = 5.23, s, = 3.49) and a thinly populated
farm (s, = 11.78, s, = 7.85). In each case, the domain size is modified accordingly
to accommodate the wind farms of different lengths. All other simulation parameters
remain as described in §4.1. Figure 16(a) shows the power output of the fully staggered
wind farms with different turbine spacings. As expected, a smaller spacing between
turbines leads to a decrease in power output. The model is able to capture the effects
of different turbine spacings but, as previously discussed, with a slight overprediction of
the power deficit when compared to the LES data. This trend is more pronounced for
small spacings, suggesting that the model seems to be more accurate when the turbine
wakes are interacting less. It should be noted that the coefficient of variation (standard
deviation divided by the mean) of the empirical coefficients £ and Cy, in the simulations
with different array spacings is smaller than 10 % (8.04 % and 8.46 %, respectively) while
both coefficients were assumed constant in the model.

Next, we consider changes in the operating point of the turbines, i.e. in the thrust
coefficient. Two scenarios are considered: one where the turbines operate with Cy = 0.75
(C}. = 1.33) and one where Cr = 0.89 (C = 2), which corresponds to the Betz limit
for maximum power extraction. As seen in figure 16(b), the turbines in downstream rows
produce less power relative to the output of the first row in the high thrust coefficient
case. The model captures the trends in relative power for different thrust coefficients, but
overestimates the power deficit in the high-thrust-coefficient case, i.e. C’; = 2. This may be
attributed to the gradual emergence of pressure effects (which are neglected in the present
analysis) when turbines operate at relatively high induction factors (Steiros & Hultmark
2018; Bempedelis & Steiros 2022; Steiros, Bempedelis & Cicolin 2022).

Finally, a simulation of a fully staggered wind farm is performed under different inflow
conditions, i.e. considering a thin boundary layer where 6o /z; = 2.5. Figure 16(c) shows
that the height of the inflow boundary layer has a limited impact on the power output,
with only a small decrease with decreasing boundary layer thickness. The results are
in agreement with the observations of Allaerts & Meyers (2017) for wind farms in
conventionally neutral atmospheric conditions. As already discussed in § 2, the model
is also shown to be able to reproduce the small decrease in power output when the
atmospheric boundary layer thickness is decreased.
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5. Summary and conclusions

In this work, we have proposed a model for the prediction of the flow within finite-length
wind farms. The model is an extension of the work of Luzzatto-Fegiz & Caulfield (2018)
for ‘infinite-length’ farms, and makes use of the entrainment hypothesis to relate the
growth of the atmospheric boundary layer to the flow and performance of the wind
farm. The model approximates the flow field by dividing it into three regions (wind farm
layer, by-pass layer and outer layer), with exchanges taking place at their interfaces. Our
extension assumes dependence of flow quantities on the streamwise distance from the farm
entrance, and may thus be used to describe both the developing and the fully developed
flow regions in large wind plants. Estimations of quantities of interest for wind farm
performance, such as the power output of the farm or the exchanges between the wind
farm and the atmospheric boundary layer, may also be obtained. It was shown that for very
large wind farms, the predictions of the newly developed model asymptotically trend to the
‘infinite-farm’ limit values of the model of Luzzatto-Fegiz & Caulfield (2018). However,
it was found that the ‘infinite-farm’ values are only approached in rows deep in the farm
and in the case of very large wind farms (typically consisting of more than 15 rows).

To validate our model, we conducted a series of large-eddy simulations for a
neutral atmospheric boundary layer developing over large wind farms and examined the
performance and flow characteristics of farms with different turbine arrangements and
inflow conditions. The LES data were also used to assist the assessment of the performance
of our entrainment-based model. Measurements of the entrainment and momentum
transfer coefficients at the boundary layer and farm layer interfaces, respectively, showed
that they are only little affected by the wind farm layout. The boundary layer height and
characteristic velocities above the wind farm layer were also found to not be significantly
affected by the farm layout. However, wind farms of different layouts make different usage
of the energy that is available to them, with staggered arrangements producing more
power, in both the entrance rows and the deep-array region. Looking at the wind farm
MKE evolution, the aligned wind farm was found to extract less power from the available
resource, while also displaying increased amounts of TKE production. The turbulent
transport of MKE, however, was found to evolve in a non-monotonic fashion, with its peak
occurring within the developing wind farm region. The model predictions for the key flow
variables and farm performance, as well as for the mechanisms of energy transport from
the atmospheric wind, were found to be in good agreement with the LES data throughout
the wind farm, particularly for staggered arrangements, where the spanwise homogeneity
assumption of the model is more pertinent.

In future studies, we plan to carry out more simulations and further investigate the
effects of turbine spacing and atmospheric conditions and their implications for the
energy transport and entrainment characteristics. Together with the principles regarding
the parametrisation of the empirical coefficients put forth by Luzzatto-Fegiz & Caulfield
(2018), this will pave the way for application of the finite-length entrainment model
in non-neutral conditions. Moreover, considerations of the most prominent turbulent
structures and their length scales may be used to promote wind farm layout designs that
enable increased momentum exchanges and lead to increased overall wind farm power
output.
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Appendix A. Approximate wind farm layer momentum magnitude

In this section, we provide a derivation for the approximation
hy
/ i* dz ~ hyUF (x). (A1)
0

We start by using the identity (u — Uf)2 =i? — 2uUr + U}% to obtain

hy hy hy hy
/ #&=/ @—@¥@+/ ww@—/ U7 dz. (A2)
0 0 0 0

Since Uy is the integral layer velocity, it is independent of z and therefore can be taken out
of the integral, yielding

b, hy ) hy )
/0 u dz:/() (u — Uy) dz+2Uf/0 udz—thf
b 2 2 2
= A (u — Up)~dz+ 2thf — thf
b 2 2 2
= /0 (u — Up)~dz + thf ~ thf' (A3)

The last step involves the assumption fohf (i —Up?dz < fohf Uf2 dz. Physically, this may
be interpreted as assuming the turbine wakes to follow a top-hat profile, similar to many
analytical wind turbine wake models (Jensen 1983; Frandsen et al. 2006; Bempedelis &
Steiros 2022).

Appendix B. Entrainment model sensitivity analysis

Similar to Luzzatto-Fegiz & Caulfield (2018), we consider the effect of varying £ and
Cy by £20 %. Figure 17 shows the model predictions, where the solid lines correspond
to the reference values (see §2) and the shaded region to the effect of a +£20 % change
in £ and Cyy. The by-pass characteristic velocity, relative turbine power output and MKE
advection show little sensitivity to the changes, in contrast to the wind farm characteristic
velocity, absolute power output and turbulent transport of MKE at the farm layer interface.
This means that different values of £ and Cy; affect the wind farm power production, as
observed by Luzzatto-Fegiz & Caulfield (2018), but that the flow develops in a qualitatively
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Figure 17. Model predictions for a £20 % change in £ and Cy.

similar manner. Lastly, the boundary layer is shown to grow at a different rate as it moves
deeper into the wind farm. Overall, the expected behaviour is observed, where larger
values for the entrainment and momentum transfer coefficients imply larger transfers and
replenishment of energy, and therefore increased farm power and faster boundary layer
growth.
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